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INTRODUCTION

Biological systems are typically complex and adap-
tive. They are complex, involving large numbers 
of organs, cells, molecules, as well as their interac-
tions. They are adaptive, because their behaviour 
evolves over time, and can change and learn from 
experience, e.g. through memory in the context of 
immune responses.

Key principles of complex adaptive systems, 
(e.g. RNA folding or immune response), are emer-

gence and self-organisation. Emergence refers 
to patterns of system evolution arising from an 
abundance of simple, low-level, interactions, (see 
e.g. Corning (2002)). For the immune system, this 
is particularly relevant, as the response is obtained 
from multiple cell interactions throughout the body. 
Self-organisation refers to increased complexity 
obtained without intervention from outside sources, 
(e.g. De Wolf and Holvoet (2005)). Again, this is an 
obvious property of both the infection mechanisms 
of HIV and the immune response to those.
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Given these two properties, a full description 
of a complex adaptive and definition of the way 
in which low-level unsupervised interactions, 
(and their relative importance), lead to its overall 
evolution, are far from trivial.

In this chapter, we introduce concepts and ap-
proaches designed to gain insight into complex 
systems, focusing on immune models. Concepts 
of bottom-up and top-down programming are 
explained. Approaches include mathematical, 
shape-space models, cellular automata and agent-
based models.

We, subsequently, further detail the agent-
based paradigm, which is very suited to biologi-
cal systems. Limitations of existing agent-based 
immune models are analysed, forming a basis for 
the model objectives as case study.

The model structure is detailed next, with par-
ticular emphasis on the importance of the balance 
between agent diversity and agent population size, 
and on the need for an explicit implementation of 
the lymph network.

Due to the computational requirements of such 
a model, a parallel implementation is necessary. 
Efforts towards an optimal parallel implementation 
are detailed, along with a presentation of MPI, (de 
facto standard for parallel programs).

Finally, we present some important model 
results, and reflect on the applicability of a simi-
lar development framework for other biological 
systems.

MODELLING COMPLEX SYSTEMS

Two categories of complex system modelling 
are discussed, top-down and bottom-up designs 
(Bohringer and Rutherford, 2008). The main con-
cept of a top-down design is to break down a system 
into several components, expected to be easier to 
manipulate and understand. The overall system is 
formulated and specified, but without going into 
details of its parts. In an iterative process, each 
component is then defined in more detail and, if 

necessary, split into lower-level subsystems. This 
process, repeated until the entire specification is 
obtained for its base elements, involves use of 
black boxes which facilitate model development, 
but may also hinder model validation if these 
fail to elucidate elementary mechanisms of the 
system studied.

In a bottom-up approach, individual base 
components are detailed and designed, and 
then linked together. These form more complex 
systems, which are again linked, in an iterative 
process, and the top-level model increasingly 
emerges. This approach is, therefore, particularly 
suited to complex adaptive systems, which in 
their structure demonstrate both emergence and 
self-organisation. The remainder of this Section 
considers several examples of top-down/bottom-
up design, grouped in three families: mathematical, 
shape-space, and agent-based models.

In the context of HIV research, mathematical 
models were first introduced to study the epidemio-
logical aspect of infection, (i.e. spread in a human 
population). This early focus was motivated by the 
need to understand dynamics of the infection and 
population threat, but also by a lack of detailed 
biological information, which ruled out models 
of pathogenesis. Although data, even on spread 
of HIV, were sparse, models were developed, 
which focused on specific “at risk” groups, e.g. 
early work by Anderson (1988). More accurate 
medical information and improved computing 
resources have now led to considerably more 
advanced epidemiological models, e.g. Naresh 
et al. (2006). In the context of this research, the 
mathematics of pathogenesis are directly relevant. 
Models using differential equations (DE), to re-
produce variations of cell counts and viral loads 
appeared in the late 1990s, (see e.g. Perelson 
and Nelson (1999)) and are typical of top-down 
designs. These have been refined for each count 
variation by detailing different DEs to account for 
viral production, and drug therapies such as RT 
inhibitors or protease inhibitors. These models, 
however, can not currently cover whole infection 



 

 

18 more pages are available in the full version of this document, which may

be purchased using the "Add to Cart" button on the publisher's webpage:

www.igi-global.com/chapter/silico-biology-making-most-parallel/39603

Related Content

Insights Into Functional and Structural Impacts of nsSNPs in XPA-DNA Repairing Gene
Nadeem Ahmad, Zubair Sharif, Sarah Bukhariand Omer Aziz (2022). International Journal of Applied

Research in Bioinformatics (pp. 1-12).

www.irma-international.org/article/insights-into-functional-and-structural-impacts-of-nssnps-in-xpa-dna-repairing-

gene/282691

Beyond Informed Consent: A Model of Collective Guardianship for Ethical Genetic Research
Leonardo de Castroand Chin Leong Teoh (2011). Genomics and Bioethics: Interdisciplinary Perspectives,

Technologies and Advancements  (pp. 95-110).

www.irma-international.org/chapter/beyond-informed-consent/47295

Efficient Computational Construction of Weighted Protein-Protein Interaction Networks Using

Adaptive Filtering Techniques Combined with Natural Selection-Based Heuristic Algorithms
Christos M. Dimitrakopoulos, Konstantinos A. Theofilatos, Efstratios F. Georgopoulos, Spiridon

Likothanassis, Athanasios Tsakalidisand Seferina P. Mavroudi (2012). International Journal of Systems

Biology and Biomedical Technologies (pp. 20-34).

www.irma-international.org/article/efficient-computational-construction-weighted-protein/67104

Risk-Benefit Analysis of Combination vs. Unopposed HRT in Post-Menopausal Women
Geer Mohammad Ishaq, Pz Tasaduq Hussain, Mir Javid Iqbaland Mohsin Bin Mushtaq (2013).

Bioinformatics: Concepts, Methodologies, Tools, and Applications  (pp. 1424-1440).

www.irma-international.org/chapter/risk-benefit-analysis-combination-unopposed/76126

Investing in a “Rehabilitation Model” to Improve the Decision-Making Process in Long-Term Care
Connie D’Astolfo (2014). Research Perspectives on the Role of Informatics in Health Policy and

Management (pp. 37-47).

www.irma-international.org/chapter/investing-in-a-rehabilitation-model-to-improve-the-decision-making-process-in-long-

term-care/78687

http://www.igi-global.com/chapter/silico-biology-making-most-parallel/39603
http://www.irma-international.org/article/insights-into-functional-and-structural-impacts-of-nssnps-in-xpa-dna-repairing-gene/282691
http://www.irma-international.org/article/insights-into-functional-and-structural-impacts-of-nssnps-in-xpa-dna-repairing-gene/282691
http://www.irma-international.org/chapter/beyond-informed-consent/47295
http://www.irma-international.org/article/efficient-computational-construction-weighted-protein/67104
http://www.irma-international.org/chapter/risk-benefit-analysis-combination-unopposed/76126
http://www.irma-international.org/chapter/investing-in-a-rehabilitation-model-to-improve-the-decision-making-process-in-long-term-care/78687
http://www.irma-international.org/chapter/investing-in-a-rehabilitation-model-to-improve-the-decision-making-process-in-long-term-care/78687

